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Co3paHne cMHTEeTUYECKOro metofa pacrno3HaBaHUsA
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PaccMoTpeHo co3naHne CHHTETHYECKOro MeTofla Paclio3HaBaHus IUIAHETapPHBIX 0OBEKTOB HA OCHOBE OObEINHEHHS
mByx apxurektyp Mask R-CNN u (CNN) UNET. CosnanHsii MeTon BepHGUIMPOBAH HA JIyHHBIX Kparepax
Pa3yIMYHBIX KaTeropuii, BHIOPAaHHBIX HAa CHUMKAaX COBPEMEHHBIX CIIyTHHKOBBIX MHMCCHil. PacriosHaBanme oOBEKTOB
HPOHMCXOIUT C UCHOJIb30BAHUEM TaKHX KPUTEPUEB, KaK COOTHOIICHHE CTPaTUrpa)MIecKUX XapaKTEepPUCTHK, MOpdo-

JIOTHYECKUX OCOOEGHHOCTEH M ONTUYECKOH CTPYKTYpBHL
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BeepeHue

B coBpeMeHHBIX Hay4yHBIX pabOTax IO HCCJIEIOBAHUIO
CJIOKHBIX CHCTeM, K KOTOPBIM OTHOCSITCSI M IOBEPXHOCTH
HeOeCHBbIX TeJl, aKTUBHO NMPUMEHSIOTCS METO/IBl MAIlIMHHOTO
obyuennss u Heiipocetn (HC) [1]. B Hacrosimeit pabore
MPOBEICHO CO3IaHUE CHHTETHYCCKOrO MeTofia JUIs 0OHapy-
JKCHHSL U VICCJICHOBAHUA OObEKTOB Ha MOBEPXHOCTH ILIAHET
U UX CIyTHUKOB. CyThb CHHTETHYECKOTO METONAa COCTOUT B
obbenuueHnn ByX apxurektyp Mask R-CNN u (CNN)
UNET. CuHTeTndecKnii METO MO3BOJISECT KaK PACIIUPUTDH
CYLLECTBYIOIIMI CIIMCOK HCCIICNYeMBIX OOBEKTOB, TaK U
IPOU3BECTH UX KaTerOpHpOBAHNUE COTJIACHO 3alaHHBIM MOp-
(hoJIOrMIECKNM M TUTAaHETO(PU3NIECKIM MTapaMeTpaM.

1. MeTogbl nccnegoBaHus

B paborax [2,3] MammHHOEe OOy4eHHE CTPOHTCSI C HC-
T0JIb30BaHNeM cBepTo4HOI HefiponHoit cetn (CNN) UNET.
JlaHHBIA MOIXO MPOIEMOHCTPUPOBAT BBICOKYIO 3] deKTHB-
HOCTb NPH HACHTH(HUKALUKA OOJIBIIOrO KOJIMYECTBA Kpare-
poB. Bmecre ¢ tem apxurektypa (Mask R-CNN) mosBo-
JIIET OCYIIECTBJISATh MHTEIUICKTYAIbHYI0O HHAWKAIWIO 00b-
€KTOB C BBIOOPKOH Mopdosiornueckux mpusHakoB. Cyie-
CTBYIOT HEKOTOpBIE pa3JIMYMs MEXKAY BBIIICONMCAHHBIMU
METO/IMKaMU:

1) UNET ocHoBaH Ha 00y4eHHH CHCTEMBbl Ha OOJIBIIMX
o0beMax MaHHBIX, I7I€ MTPU3HAKH ONPEHCIISIIOTCS U ONTHMH-
3upytorcsi camocrositesibHO. B Mask R-CNN mpounsBonures
BBOZI MOP(OJIOTMYECKUX MapaMeTpPoB 3KCIEpTaMHu, HO MpU
3TOM 00bEM 00y4YaloIero Mareprasa MOKET ObITb ONTUMHU-
3WPOBaH IO KOHKPETHYIO 33/1a4y.

2) UNET aBTOMATHYECKH afiaiTUPYeTCsi K PasHOILUIAHO-
BbIM KateropusaM naHHbIX. Hampumep, UNET moxer ObITh

MIPAMEHEH /ISl APYTUX IUIAaHET, MO3BOJIIeT OOHapy)KUBaTh
KpaTepsl pasHOro Macmrabda, BKJIIoUas OObEKTHl CO CJIOKHON
($opMoii, KOTOpBIE HE COOTBETCTBYIOT KJIACCHYECKUM MOp-
¢osorudecknM KputepusiM (HampuMmep, AerpagrupoBaBIIne
BCJIEICTBHE 3PO3MU KPaTEphbl MM KpaTepbl C HapyIIEHHON
crpykrypoit). Mask R-CNN onepupyer 3apanee 0603Ha4YeH-
HBIMU KPUTEPHUAMU U HE BBIXOUT 32 UX PAMKH.

3) Apxurekrypa UNET crnocobHa MaciiTabupoBaThest
IUId aHajgu3a OoJbIIMX OObEMOB [aHHBIX, 0OpabaThlBaTh
n300paXKeHNUs OOJIBIINX Pa3MEpOB U HAXOOUTh HOBbIE OOBEK-
TH B TeUeHUE OfHOI nrepauuu. Apxurekrypa Mask R-CNN
00pabaThBaeT KaXKOblii OOBEKT IO OTAEIBLHOCTH, MO3TOMY
OCYIIECTBJIAET BHIOOPKY MeIUICHHEE.

4) Cucrema UNET aBTomaTnuecku ompenensieT Mopdo-
JIOTHIO KpaTepa, YIUTbIBasl IPU 3TOM MeJIKue feTanu. Mask
R-CNN 0Oosniee opueHTHpOBaHa Ha COOTBETCTBUE 3apaHee
3alaHHBIM MOP(OJIOTHYECKAM MTPU3HAKAM.

YuuTtbiBasi Bce BBINIECKa3aHHOE, MOXKHO CJEJIaTh BBEIBOL,
yro apxutekTypa UNET mno3Bosfer yBeJMYUTh aHAJIU3U-
pYEMyIO CHCTEMYy 3a CYET BKJIIOUYCHHS HOBBIX OOBLEKTOB, B
To BpeMsa kak Mask R-CNN MoxeT npou3BoauTh BEIOOPKY
TeX OOBEKTOB U3 BCEr0 MHOKECTBA, KOTOPHIE YAOBJIETBOPS-
10T ONpENEJICHHBIM XapakTepucTukaM. 1Ipu sTom cmctema
UNET ¢dopmupyeTr naeHTH(HUKAIMOHHBIE MPU3HAKA CaMO-
CTOSITEJIPHO O€3 HaJJIeKaIlero KOHTPOJIs, TaKk KaKk OpPUEHTHU-
pOBaHa MIMEHHO Ha ITOVCK HOBBIX KPaTEPOB, a HE Ha BEIOOPKY
10 OMNpENEJICHHBIM IapamMeTpaM M3 yXe CYIIECTBYIOUIETO
Habopa 00bekToB. TakuM 00pa3oM, CUHTETUYECKUN METOM
MO3BOJIAET WACHTU(UIMPOBATh HUCKOMBIE OOBEKTHI B /Ba
stana. B nmepBoM citydae ucnonbiyerca apxutekrypa UNET,
Ha OCHOBE KOTOPOI MIEHTU(UIMPYIOTCS X HAXO[SATCS HOBBIC
00beKTHI, HarpuMep, Kpartepsl [4]. TIpu BHIIOJIHEHAH BTOPO-
T'O 3Tarna MPOUCXOMUT BHIOOPKA M3 TIOJTyYCHHOTO MHOKECTBA
TeX 00BEKTOB, KOHKPETHO YIOBJICTBOPSIOIINX 3apaHee BBE-
JCHHBIM 3KCIEPTOM XapaKTCPHUCTHKAM.
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Puc. 1. IIPMJI B nnanaszoHe +60° 1o mmpoTe ¢ paspemeHueM ~ 59 m Ha MUKCEIb U TOYHOCTHIO 10 BBICOTE ~ 3—4 m, MOCTPOCHHBIA MO

marasiM LRO (LOLA) u SELENE Kaguya [7].

Puc. 2. N3o6paxenune IIPMJI nocsie HHBEPCHH.

2. Pe3synbrarsl

HanHblii MeTom Obl1 Bepu(HIMPOBAH HAa ONTHYECKUX
M300paKCHUAX JIYHHOM ITOBEPXHOCTH, MOJTYYCHHBIX ITPH BHI-
noHeHnn muccnii ,,LRO* un ,Kaguya“. B Hacrosimieit pado-
TE IJIA Bepnq)mcaum/l HUCIIOJIb3YIOTCH NAaHHBIC, IIOJTY4YCHHBIC
muccusimi ,,Kaguya“ u ,,LRO“ [5-7]. Ciemyer oT™METHTS,
YTO TOYHOCTD NOJTYYEHUSA NPOCTPAHCTBEHHBIX KOOPAUHAT U3
IaHHBIX KOCMHWYECKOH Tomorpaduueckoii ChbeMKH 3aBHCUT
or Macmtaba ¥ TmapamMeTpoB 00padaThIBACMBIX CHHUMKOB,
a TaKKe METONOB MX (hOTOrpaMMETpPHYECKOd OOpabOTKH.
MoxHO CKa3aTb, YTO TOYHOCTH TOIOIPapUIECKOU ChEMKHU
HAIpsSIMYIO 3aBUCUT OT Pa3pelICHUs] CHAMKOB, YTO BBIpaKa-
eTcsi B METPUYECKON Mepe Ha muKcesb. Pa3paboTaHHBIA B
HacTosIIeil paboTe METON pemaeT 3amavy Kiaccu(pHKaryn
n3obpaxenuii. O0yueHne aHATMTHYECKONM CHCTEMbI METONa
BBITIOJTHSJIOCh HA OOYdalolleil BHIOOPKE M3 CHIUMKOB, ITOJTY-
YEeHHBIX CITyTHUKOBBIMH MHUCCUSIMHA. MeTol TecTHpoBasics Ha
wadposoit Moneru penbeda JIyns (IIMPJI) B nuamasone
+60° mo mmpore ¢ paspemeHreM ~ 59 m Ha THKCEIb U
TOYHOCTBIO IO BBICOTE ~ 3—4 m, HOCTPOCHHBIM IO JJAHHBIM
LRO (LOLA) u SELENE Kaguya [7] (puc. 1). Ha puc. 2
MPE/ICTaBJIeHa WHBEpPCHsl OpHUrHHaJa Iu(ppoBoro pesbeda
monenn JIyHel Wit BBIOpaHHOI 0bJtacTi 1d)poBOit MozIeH.
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TounocTb, obecrneunBaroNmascs B paMKax JaHHOTO IIOA-
XOfa, OleHHBajach BH3yasjbHO. [Ipu oOyueHmm Moxmenu
HC Bpyunyto BwiOupasicsi (pparMeHT 1M(ppPOBOI KapThl, U
B BBHIOpaHHOI 00J1acTH BbIIEJIeHa Hambosiee XapakTepHas
rpanmia kparepa (puc. 3,a). Ha ocHoBe Takoit obydaromieit
MOJIeJT TIPOrpaMMHasi CUCTeMa YYHIACh MCKAaTb MICHTUY-
HBle OOBEKTHI Ha KOCMHYECKHX CHMMKax. OOydvarommii Ha-
Oop BKJOYaT n3obpaxenus, nomydenasie LRO (NASA),
pasmesicHHBIC Ha (parMeHTH CPaBHHUTEIBHO HEOOJBIIOrO
pasmepa (125 x 125 px) B konmyecTBe MOPSIKA AEBSITHCOT
wtyK. Mcnonesys opuruHanbablii cHuMok LRO pasmepom
1800 x 950 px, HC criocodHna pacnosnars 1o 200 kparepos
MeHee, 4eM 3a 3 min. B cpennem oOyuenne monenn 1yircs
40 snox (uTepaiwii), MPOIOJLKUTEIBHOCTh Kakaoir — 1h.
B Teuyenune opHOWl 3MoXM H300paykeHHe paspesisiercs Ha
otnesbHble UTKE (batches), KOTOpble aHATM3HUPYIOTCS C
nomoipio HC. [lanee ompenensiercss 3HayeHHe (YHKLIM
axtuBaimn (AF) HC (ocHOBaHHast Ha TPaIMEHTHOM CITyCKE ).
[Ipu mpoxoXaeHUN OJHON SIOXM aNNPOKCUMUPYIOTCS Beca
Habmonennit. Ecim smox mano, To HC craroBuTCs HenooOy-
YEeHHOH, a ecim MHOro — mnepeoOydeHHoi. B mociemaem
ciyyae HC HaumHaeT BBIOEISATh Npu OOyYCHHM MaTTEpPHB,
KOTOpBIC B JICHCTBUTEIIBHOCTH OTCYTCTBYIOT. ONTHMAaJIbHOE
3Ha4YeHUe 500X BKIovaer (yHkiwmio ,,orcedkn (COF —
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Puc. 3. Cuumku ¢ pyqHOI BEIGOPKOIL Kpatepos (a), b — ¢ MaIIMHHOM.

Kosmaectsennsle pesynsraTsl 00paboTku gaHHbEx HC

Kpurepwmit 3HaveHre (qUana3’oH 3HAYCHHI) KPUTEPHS
pCNNR 53% < pCNNR < 99 %

P 62% < P < 98%

Fls 77%

wcut-off function”). B maHHOM citydae crpoutcs quarpamma
3HaueHnit AF, u, eciu BeJIMYMHBI HE COBIAHAIOT C HOCJIEH-
Heii, mpouemypa oOydeHMs mpekpamaercs. Ha mnpaktuxe
IIepBOHAYAILHO IPUHUMAIOT IIPEIBAPUTENIBHO CHOPMUPO-
BaHHyI0 AF u OepyT ciiydaiiHOe KOJIMYeCTBO 3II0X, a Ioce
COF yxe Gepyr cdopmuposasmieecs: 3HaueHue AF, coot-
BETCTBYyIOIlee MeHblleMy KosmuecTBy amox. Ha puc. 3,b
IpecTaB/ieHa MalllHHAs BHIOOpPKAa KPaTepoB Ha MPUHATOM
B 00paboTky (parmenTe mm¢ppoBoit Moxesm. Pacxoxmenue
MEXIy BapuUaHTOM C PYYHOIl Kiaccuukanyeil U MalluH-
HOW OKa3ajoch B paiioHe 4px. MacmrTab U KOOpOMHATH
OOBEKTOB HE OIPENeIISUINCh TOYHO Ha JTAHHOM 3TaIe, 31eCh
KJIIOUYEBBIMA aCTeKTaMH OB caMO M300paskeHne M TO, KaK
HC OGyner ¢uxcupoBaTh 3T0 n300paskeHUE.

OcHoBHble kputepuu pabotst HC — Post-CNN Recall
(pCNNR), Precision (P), Fl-score (Fls) — st ucrosn3y-
eMoro Habopa MaHHBIX TPEICTaBJICHBI B TaOJIHIIE.

B pampHeiimeM IUTaHHpYeTCS HCCJICHOBATH OOBEKTH,
BXO[fIIIIE B IIOCTPOCHHBII HaMH KaTajor JIYHHBIX Kpa-
TEPOB C TOYHBIMH CEJICHOLEHTPUYECKUMU NUHAMUYECKH-
MH KOOPIMHATAMH, 3aperHCTPUPOBaHHBI B PocmareHte
RU 2019620426 ot 18.03.2019.

3aknioyeHue

B HacTosimee Bpemst Mbl HCIIOJIb30BAJIM ONTUYECKUE U300-
PaKCHHUS 1O CIIEMYIOIIM IPHYIHAM:

1) mjIs ONTHYECKHX CHHMKOB CO3[aHO ropasio Oosiblie
KapT, KaTaJIOTOB KpaTepoB W 00ydaloMmuX BHIOOPOK;

2) B ONTHYECKUX CHUMKAX HET XapaKTepHOIO Ul pajap-
HBIX JaHHBIX KOT€PEHTHOTIO ,,3¢PHUCTOr0" IIyMa;

3) mIs MHOTMX MHCCHIl ONTHYCCKHE KaMepbl HUMEIOT
JIydiiee TPOCTPAaHCTBEHHOE Pa3pelICHUE MO CPABHEHHUIO C
pagapamuy;

4) merons! KommbioTeproro 3peHusi (CNN, cermenTans,
KJIaccUUKaIys) TPaIUIMOHHO JIy4nie pa3BuTh it RGB-
nzobpaxennit. Ho B majpHEHIMX WCCIENOBaHUAX CyIIe-
CTBYIOT IUIAHBI IO JI0OOY4YEHUIO MOJIEIM Ha APYTUX THIAX
JaHHBIX (HALIPUMeEp, PaflapHbIX CHUMKAX ).

CrnemyeT oTMeTHUTh, yTO BbIOOpKa ¢ momompio HC He
BCer/a uaeasbHa, TaK KaK CyIIeCTBYeT IpodJieMa HemooOy-
YEHHOCTH MOJIe/IA. BMecTe ¢ TeM BBIIEIAIOTCS CTPYKTYpHI,
KOTOpBIE OTCYTCTBYIOT IIPH BHIOOPKE, YTO CBHACTEIBCTBYET
o noHnManuu HC Toro, 4eMy ee MBITAIOTCS HAay4YHTb.
Pacxoxmenne Mexny pydHO# 1 MAaIIMHHO Kilaccudukanmei
B CPEHEM BU3YaJIbBHO MOYKHO OIpenesuThb B 2 pX. [Ipu aTom
CYIIECTBYET IpobsieMa OOHAPyKCHUS HEOOJIBIINX KPaTepOB,
KOTOPBIE CJIOKHO UACHTU(PHUIMPOBATD BCJIECACTBUE MUKCEIIN-
saimu. Ecom kparep MeHplnie 3m B pamguyce, ero Oymer
CJI0KHO pa3uduTh. C LeJbl0 MOTY4eHHs YHHBEPCaJIbHOU
HC tpebyerca cobOmogeHue psiia YCJIOBHIL CJIEIYeT HC-
M0JIb30BaTh CHUMKH C ONTUMAJIbHBIM pas3pelleHHeM; Ha
CHAMKaX HEOOXOOMMO IPOaHAIU3UPOBATh MAaKCHMaJIbHOE
KOJINYECTBO OOBEKTOB, a M300paKEHHs, YYacTBYIOIIME B
00y4eHHH, NOJKHBI OTJIMYATHCH 10 KOHTPACTHOCTH, YIJIaM,
TI07T KOTOPBIMHU TPOM3BOIUTCS ChEMKa JIYHHOM IOBEPXHOCTH,
U KOJIMYECTBY OOBEKTOB Ha M300paxkeHMU. B nmampHeimieit
pabore 1UTaHMpYyeTCs: Mcnoab3oBarh L{udpoBoii ceneHoeH-
Tpudecknii nuHammdeckuit Karangor (IJCHK) omrtumueckmx
HaOmonennit muccuii ,,Clementine®, , Kaguya“, ,LRO“ n
»Apollo® BumuMoil u obpatHoit cTopoH JIyHBI Kak Haxo-
OAIUXCS B CBOOOMHOM MOCTYyINE, TaK M IMOJYYCHHBIX B
MIPOIIECCE BBITIOJIHEHUSI COBMECTHBIX HCCJIEIOBAHMIA.

Takxe cieyeT OTMETHTB, YTO B paMKax paboTHI HCCIIE0-
BajIach MOBEPXHOCTb JIyHEI, ONHAKO pa3pabOTaHHBI METON B
JaJIbHEUIeM IJIaHUPYyeTCs MPUMEHATh Ha TaKUX HEOECHBIX
Tenax, kak Mapc, Lleppepa u Turan, cooTBeTcTByIOIMIUE
paboTHl YK€ HayaTel, y aBTOPOB HMMEIOTCS Tomorpadmude-
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ckue naHHble Mmucchil ,Mars Global Surveyor, ,Dawn®
n ,,Cassini“, a Taxxe HabOpH N300pa’keHUII MOBEPXHOCTU
HIePEeYHCIICHHBIX HEOECHBIX TeJL

®duHaHcupoBaHue paboTbl

ABTOPEI BEIP)XAIOT OJIar0fapHOCTD 3a HOOAEPIKKY BBIIIOJ-
HeHHbIX paboT PoccuiickoMy HayuHoMy ¢oHIYy, IpaHT 24-
22-00260.
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